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Local winter abundance of grassland passerines is highly variable throughout the Chihuahuan Desert among
years. The objective of this study is to determine if plant biomass in grasslands and precipitation are predictors of
bird abundance in space and time through Chihuahuan Desert. We conducted avian surveys in 17 Grassland
Priority Conservation Areas (GPCA) in northern Mexico and southwestern United States in the winters of
2007–2011. We used distance sampling on line transects to estimate annual winter bird density in all GPCAs. We
used a hierarchical model of distance sampling to estimate the eﬀect of summer precipitation and vegetative
cover during the fall on bird density for 10 grassland species. We used the MODIS NDVI at a pixel resolution of
231.5 m as a measure of plant biomass. Grasshopper Sparrow, Baird's Sparrow, Savannah Sparrow, Vesper
Sparrow, and Eastern Meadowlark showed a strict positive response to NDVI, while Horned Lark, Sprague's Pipit,
Chestnut-collared Longspur and Lark Bunting did not show a strictly-positive response to NDVI. Our results
provide a valuable tool for the conservation of declining migratory birds on their wintering grounds by identifying a wildlife-habitat relationship using a remotely-sensed and readily available index of vegetative growth.

1. Introduction
Deserts are by deﬁnition ecosystems where biological processes,
including wildlife population dynamics, are ultimately limited by
water. Relatively few Nearctic migratory birds overwinter in arid lands,
preferring instead less water-limited tropical and subtropical environments. The overwintering of migratory grassland birds in arid lands
warrants attention given that populations of North American grassland
birds continue to decline at alarming rates (Sauer et al., 2017) and the
drivers of these declines remain poorly understood for most species.
The ongoing loss of grasslands throughout Canada and the United
States since the 19th century (White et al., 2000) suggests that loss and
deterioration of breeding habitat is a common factor. However, grassland birds that overwinter in the Chihuahuan Desert grasslands of
Mexico and the southwestern USA have declined by twice as much as
those wintering elsewhere (North American Bird Conservation
Initiative, 2016). As in other guilds of migratory birds, increasing evidence suggests factors in the non-breeding (wintering) season can
strongly inﬂuence population trends (Calvert et al., 2009). Grassland
∗

birds that largely depend on Chihuahuan Desert grasslands are threatened by conversion of wintering habitat to farmland (Macías-Duarte
et al., 2009; Pool et al., 2014), overgrazing (Curtin et al., 2002), invasive grasses (Sánchez-Muñoz, 2009) and woody plant encroachment
(Van Auken, 2000). The extent to which grassland birds will be able to
adapt to the loss and deterioration of wintering habitat depends on the
suitability of the remaining habitat and the capability of these birds to
track resources at a broad scale, especially in light of profound changes
in temperature and precipitation projected in arid lands as a consequence of climate change (Seager et al., 2007).
Local winter abundance of grassland passerines is highly variable
throughout the Chihuahuan Desert among years (Macias-Duarte et al.,
2011). For instance, winter density of passerine birds can reach a 50fold diﬀerence between two years (0.63 vs. 31.82 birds·ha−1) in desert
grasslands of central Chihuahua in a 9-year period (Macías-Duarte
et al., 2009), and in some years a species may be completely absent
from a region where it normally occurs (Macias-Duarte et al., 2011).
This extreme temporal variation in local abundance of wintering
grassland passerines in the Chihuahuan Desert may reﬂect the ability of
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populations to ‘shift’ their distributions to alternate locations with
better conditions. More precisely, we hypothesize that spatio-temporal
variation of abundance of wintering grassland birds in the Chihuahuan
Desert follows the ideal free distribution model (Fretwell, 1972), i.e.,
grassland birds are able to track the spatial distribution of resources
(ideal) and can move without constraints (free) throughout their winter
range so that individual birds can maximize their intake rate of resources. This phenomenon has been documented in Palearctic migratory birds on their wintering grounds of the Sahel, a similarly arid
environment, and has been called “itinerancy” (Kristensen et al., 2013)
or nomadism (Andersson, 1980).
Quantifying the spatio-temporal covariation of bird abundance and
environmental factors throughout the Chihuahuan Desert may reveal
factors limiting winter survival. Because most grassland passerines are
granivorous in winter, feeding on grass and forb seeds, it is likely that
the annual production and availability of these foods aﬀects winter
distribution and survival. In addition, grass and forb biomass are important components of habitat quality, providing protection from low
temperatures at night (Macías-Duarte et al. in review) and from predation (Macías-Duarte and Panjabi, 2013). Therefore, tracking changes
in vegetation biomass in this desert environment may lead to being able
to predict abundance, distribution and even survival of grassland birds
in winter.
In this context, the objective of this study is to determine if plant
biomass in grasslands is a predictor of wintering bird abundance in
space and time in Chihuahuan Desert grasslands. Grass biomass production in the Chihuahuan Desert is driven by seasonal precipitation
(Khumalo and Holechek, 2005) and herbaceous plant growth is particularly synchronized with monsoonal summer rainfall (Moreno-de-lasHeras et al., 2015). A positive relationship between abundance of
grassland birds during the winter and precipitation in the preceding
summer has been documented in the Chihuahuan Desert at the local
scale (Dunning and Brown, 1982; Gordon, 2000; Macías-Duarte et al.,
2009), suggesting a direct link between plant biomass and bird abundance at the local scale. If this relationship between plant biomass in
grasslands and bird abundance is also true at the regional scale, the
information generated by this study could help inform conservation
strategies for grassland birds, especially in light of projected increases
in aridity in the Chihuahuan Desert due to climate change (Seager et al.,
2007).

one of the most abundant bird species in Chihuahuan Desert grasslands
(Desmond et al., 2005; Macías-Duarte et al., 2009; Manzano-Fischer
et al., 2006). All these grassland species have undergone population
declines on their breeding grounds in Canada and the USA (Sauer et al.,
2011).
2.3. Sampling design
We overlaid a grid of roughly 18 × 18 km2 cell blocks across the
Chihuahuan Desert and Sierra Madre Occidental Bird Conservation
Regions to create a sampling frame for desert grasslands within GPCAs
(Fig. 1). Eligible cells for sampling were those that intersected with
GPCAs and had at least 5 km of road access to grasslands as identiﬁed
using an intersect function and availabe GIS data (INEGI, 2003). Due to
poor correspondence between some GPCA boundaries and actual locations of grassland in the vicinity of these GPCAs, we added additional
cell blocks to the sampling pool that met the aforementioned criteria,
but were outside the original GPCA boundaries. This sampling design is
described in detail by Panjabi et al. (2007), with modiﬁcations by
Levandoski et al. (2009). We added additional GPCAs to the sampling
frame each year. In each sampling block we established randomly
numbered points at 500 m intervals along roads intersecting grasslands.
We chose the 3 lowest-numbered points that met habitat requirements
for native grasslands with < 25% shrub cover, and established a pair of
1-km line transects at each of those 3 points. We used ArcGIS© 9.3 to
implement the sampling design above.
2.4. Bird and vegetation surveys
We used distance sampling (Buckland et al., 2001) on line transects
to estimate annual winter bird density in all GPCAs. We initiated surveys in early January and completed surveys by early March each
winter. Each pair of 1-km line transects started from the road edge and
headed in opposite directions perpendicular to the road. In a few instances (327 out of 3271 transects) where available grasslands were
limited within the survey block, we split paired transects to start from
diﬀerent random points. Each pair of technicians surveyed the 6
transects in each block starting at sunrise and continuing until completion (273 out of 3271 before 13:00). Sometimes, due to weather,
road conditions, and variability in the time needed to complete both
bird and vegetation surveys, ﬁnishing all transects within 6 h was not
possible. We did not conduct surveys during winds higher than category
4 in the Beaufort scale (20–28 kph) or during any precipitation greater
than a drizzle.
From each starting point, technicians used Garmin E-trex Vista GPS
units to walk towards the end point of the transect 1000 m away and
maintain their position on the transect line while conducting the
survey. Observers used a compass to select a point on the horizon that
corresponded with the direction of the transect end point, and used this
point and the bearing to it to visualize the transect line in front of them.
Observers recorded the number of bird groups detected during each
survey as well as group size (number of individuals) and perpendicular
distance to the transect line for each bird group. Observers detected
bird groups by detecting single individuals (group size of 1) or simultaneously detecting ≥2 individuals together. After an initial detection of a bird group, observers may have detected additional members of the group. Observers thus determined group size by adding all
birds within a neighborhood of 25 m of an initial detection. Observers
used both laser rangeﬁnders and ocular estimates to obtain lateral
distances from the transect line to each bird group. Birds can be detected as individuals or groups, the latter deﬁned as 2 or more individuals of the same species occurring within 25 m of the ﬁrst individual detected. In this context, we recorded the cluster size for each
bird detection. If observers encountered a major obstacle (such as an
international border, cliﬀ or other impassable terrain) or if the transect
would otherwise bisect a large area (> 250 m) of non-grassland habitat,

2. Methods
2.1. Study area
We conducted avian surveys in up to 17 Grassland Priority
Conservation Areas (GPCA; CEC and TNC, 2005; Pool and Panjabi et al.,
2010) in northern Mexico, southern Arizona, southern New Mexico and
western Texas in winter from January 2007 to March 2011 (Levandoski
et al., 2009; Macias-Duarte et al., 2011; Panjabi et al., 2010). GPCAs
included in this study are Armendaris, Cuatro Ciénegas, Cuchillas de la
Zarca, Janos, Lagunas del Este, Llano Las Amapolas, Malpaís, Mapimí,
Marfa, New Mexico Bootheel, Otero Mesa, Sonoita, Sulphur Springs, El
Tokio, Valles Centrales and Valle Colombia (Fig. 1).
2.2. Focal species
We focused this paper on winter abundance and distribution of the
passerine component of the grassland bird guild, as deﬁned by Sauer
et al. (2011), whose winter distribution lies mostly in the Chihuahuan
Desert and from which we had suﬃcient survey data to estimate model
parameters (see 2.7. Hierarchical model). Our focal species included
Horned Lark, Sprague's Pipit, Cassin's Sparrow, Vesper Sparrow, Lark
Bunting, Savannah Sparrow, Grasshopper Sparrow, Baird's Sparrow,
Chestnut-collared Longspur, and Eastern and Western meadowlark. We
also included Brewer's Sparrow as a grassland facultative species, as it is
42
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Fig. 1. Grassland Priority Conservation Areas in the Chihuahuan Desert (CEC and TNC, 2005; Pool and Panjabi et al., 2010) and wintering grassland bird sampling
blocks surveyed in 2011. Green shading shows the extent of desert grasslands.

showed a strong linear correlation between the two approaches
(r = 0.92).

they turned the transect 90° in a randomly chosen direction to avoid the
obstacle.
We estimated vegetation cover at 10 sub-sampling stations at 100 m
intervals along each 1-km bird transect. We conducted these surveys
immediately following each bird survey, while the observer was returning to the start point. At each sub-sampling station, we made ocular
estimates of ground cover within 5-m radius circular plots. To estimate
ground cover, technicians looked directly down to the ground out to
2 m in four cardinal directions, estimated the percent cover in each
direction, averaged these, and then extrapolated the estimate out to
5 m, adjusting it for obvious variances. Ground cover estimates were
broken down into woody vegetation, grass, and forbs. We trained observers in estimating vegetation cover on plots where all parameters
had been either measured directly or estimated through quantitative
sampling to minimize bias and calibrate observers’ estimation skills. An
analysis of grass-cover estimates from 2011 obtained through point-grid
sampling of ground cover photos vs. ocular estimates on the same plots

2.5. Remote sensing
We used the MODIS NDVI at a pixel resolution of 231.5 m (Pettorelli
et al., 2005) as a measure of plant (particularly grass) biomass. NDVI is
a measure of annual net primary productivity for herbaceous vegetation
in Chihuahuan Desert grasslands (Moreno-de-las-Heras et al., 2015) and
therefore, a likely measure of food and cover resources for grassland
birds. Although other indexes, such as the EVI, may be more accurate
predictor in other environments, it is noted that “for semiarid shrub and
grassland biomes both indices were well correlated”, with NDVI
showing a greater increase in values marking the peak growing season
compared to EVI in the Chihuahuan Desert (Huete et al., 2002). NDVI is
widely available and as a resource is speciﬁcally intended to maintain
continuity with earlier satellite data which can be used with historic
43
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wildlife survey data to replicate this study (Huete et al., 1999). NDVI is
also available to researchers as an oﬀ-the-shelf remote sensing product
that can be obtained from a wide range of sources. As a ratio based
vegetation index there are no parameters to set with NDVI as compared
to other enhanced vegetation indexes such as the Soil Adjusted Vegetative Index. Use of NDVI makes our approach accessible as a tool for
land managers and planners with limited resources as is the case for
many agencies and NGOs working in arid lands and predominately arid
countries.
We measured vegetative cover for all bird transects under a single
protocol from 2009 to 2011 and therefore we had the ability to test the
assertion that NDVI is a predictor of vegetation biomass (see 2.6.
Statistical analysis). We averaged herbaceous (grasses and forbs)
ground cover estimates over all sub-sampling stations to yield a single
value representative of the whole transect. We ﬁtted a polynomial regression model (Kutner et al., 2005) with quadratic term (y = β0+β1x
+β2x2) for the predictor variable to determine if ocular estimates of
herbaceous cover on the groud are a predictor of NDVI. We used an
extra-sum-of-squares F test and the coeﬃcient of determination (R2) to
assses the ﬁt of the quadratic model.

E (ni ) =

where Li and Di are the length of and the density at the i-th transect. We
used a half-normal detection function to model the distribution of
perpendicular detection distances, whose probability density function f
(y) is given by
1

f (y ) =

We used monthly precipitation data for Mexican GPCAs from 2006
to 2010 gridded at a spatial resolution of 0.5° longitude × 0.5° latitude
(Maurer et al., 2002; Wood et al., 2002). The dataset is a global
downscale of CMIP3 GCM output. Finer resolution downscaled data
were not available for the southern portion of the Chihuahuan Desert.
The scientiﬁc data set ﬁles were obtained from the University of South
Carolina Engineering web site which hosts the data portal (http://
www.engr.scu.edu/%7Eemaurer/global_data/).

2.7.2. State model
We modeled bird density, our state variable, as generalized linear
model with a logarithmic link function to the linear predictor. The
linear predictor included the explanatory variable Normalized
Diﬀerence Vegetation Index (NDVI) during the fall months after
summer precipitations (ndvi). Vegetative cover in the autum is likely to
be associated with precipitation and it may be argued that including
precipitation in the linear predictor may be redundant. However, we
found moderate simple linear correlation (95%CI(r) = 0.336–0.404,
n = 2403) between NDVI in the fall and summer precipitation (total
precipitation from July–September). Therefore, we included a variable
for summer precipitation (precipitation) in the linear predictor to account for the eﬀects of rainfall on bird habitat quality beyond the eﬀects
of vegetative cover. We also included factor YEAR (5 levels:
2007–2011) to account for diﬀerences in the number of birds coming
from the breeding grounds due to yearly variation in recruitment and
survival. Then, bird density at the i-th transect in the j-th year (Dij)
becomes:

2.7. Hierarchical model
We used a hierarchical model (Royle and Dorazio, 2008) of distance
sampling (Buckland et al., 2001) to estimate the eﬀect of vegetative
cover on bird density for our focal grassland species, while accounting
for both imperfect detection and random spatial variation in bird
counts. A hierarchical model describes how data is generated (observation process) conditional on an underlying ecological process
(state process). In distance sampling, bird density (D, number of individuals per unit of area) for line transects is estimated from the
equation (Buckland et al., 2001):

E (n) f (0) E (s )
2L

1 2 2 −y 2 /2σ 2
⎛ ⎞ e
σ ⎝π ⎠

where y is the perpendicular distance of detection and σ is a model
parameter. To improve our estimation of parameter σ, we used righttruncated distance data (Buckland et al., 2001), with truncation determined for optimum maximum likelihood estimates using program
Distance 6.0, as described in Panjabi et al. (2010).
Ocular estimates of detection distance are widely used in distance
sampling of bird populations (e.g. Fuller et al., 2009; Loss et al., 2009;
Walker and Shochat, 2010). However, the inherent error associated an
ocular estimation of distances, including the variation in estimation
abilities between observers (Nadeau and Conway, 2012), may reduce
the precision of bird density estimates. We did not model the eﬀect of
observers on parameter σ (fall in detection capability as distance increases) of the detection function f(y) to avoid overparameterization of
the model as we had 44 observers. Our approach to reduce the error
associated to ocular estimates of detection distances was to train ﬁeld
technicians to obtain reasonably-accurate ocular estimates of lateral
distance from transects before the start of each ﬁeld season.

2.6. Precipitation data

D=

2Li Di
E (s ) fˆ (0)

(1)

log(Dij ) = β0 + β1 ndvi + β2 precipitation + β3 ndvi × precipitation

where E(n) is the mean number of groups detected, E(s) is the mean
number of individuals per detection (group size), L is the total transect
length and f (0) is the probability density function of perpendicular
distances evaluated at zero distance. In the context of a hierarchical
model, E(n), f (0) and E(s) are components of the observation model
whereas D is a component of the process model. Each of these components is usually modeled as a function of covariates of interest. Our
sampling units for this study were transects and therefore the random
variables D, E(n) and L are indexed over all transects surveyed (i = 1, 2,
…, 4509).

+ βj YEAR
where each β is a regression parameter.
2.7.3. Parameter estimation and model evaluation
We used the Bayesian estimation paradigm to compute model
parameters. We used BUGS language (Spiegelhalter et al., 1996) to
construct the likelihood function for each of study species and to specify
a prior distribution for each parameter in the model. We speciﬁed
standard normal prior distributions for all regression parameter
β ∼ Normal (0,1) for standarized ndvi and precipitation values. We implemented the BUGS language using WinBUGS 1.4 (Lunn et al., 2000)
through program R (R Development Core Team, 2015) with package
R2WinBUGS (Sturtz et al., 2005). Markov Chain Monte Carlo runs
consisted of 3 chains of 50,000 samples, with a burn-in of 25,000
samples and a posterior distribution based on 25,000 samples for each
chain. MCMC chains for all model parameters reached stationarity
(Gelman-Rubin statistics > 1.01; (Gelman et al., 2004), except for the

2.7.1. Observation model
Data generated in distance sampling consists in number of detections (n) and their respective detection distances (y) and group sizes (s).
We assumed that the random variable number of detections for the i-th
transect (ni) followed a Poisson distribution with parameter E (ni). From
equation (1), the Poisson parameter E (ni) relates to density, our state
variable of interest, by
44
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Cassin's Sparrow, which was excluded from the analysis. We conducted
a model selection procedure (sensu Burnham and Anderson, 2002) on a
nested model set including the reduced, intercept-only model log
(D) = β0 up to the full model log(D) = β1 ndvi +β2 precipitation + β3
ndvi × precipitation + βj YEAR using the deviance information criterion
(DIC, Spiegelhalter et al., 2002). The best (most plausible) model is the
model with the lowest DIC. Models with a DIC within a diﬀerence of 5
(ΔDIC < 5) from the DIC of best model were regarded to have equal
empirical support from the data (Spiegelhalter et al., 2002). In this
regard, we used the full model for our inferences whenever the full
model was the best model or had a ΔDIC < 5. We used the 95% credible
intervals (from the 2.5th and 97.5th percentile of the posterior distribution, 95%CrI) for each regression coeﬃcient (β) to assess the
predictive value of variables in the model. We produced contour plots
for the bird density model using the package graphics of program R (R
Development Core Team, 2015).
Given that all focal species showed non-zero responses to precipitation and NDVI (i.e. β1 > 0, β2 > 0, and β3 > 0), we simulated a
random Grasshopper Sparrow (a widespread species in the Chihuahuan
Desert) distribution through all transects (i.e. a Poisson distribution
though transects where Grasshopper Sparrows were present) and ran
the analyses to determine if the signiﬁcant eﬀects were an artifact of a
large sample size. We found no eﬀect of either summer precipitation
nor NDVI (Table 1).

Fig. 2. Relationship between ocular estimates of herbaceous cover and values
of the Normalized Diﬀerential Vegetation Index (NDVI) on bird survey transects
in the Chihuahuan Desert. The curve represent the quadratic regression model
for the mean NDVI.

3. Results
values at the bird transect level through a quadratic regression model
(extra-sum-of-squares F test, F = 11.40, d.f. = 1, 1715, P < 0.001).
However, we also observed a relatively large unexplained variance

We found that NDVI values reﬂect plant biomass levels at bird
transects in Chihuahuan Desert grasslands (Fig. 2). We found evidence
that ocular estimates of herbaceous cover are a predictor of NDVI

Table 1
Posterior distribution of the eﬀect of summer precipitation (precipitation) and the Normalized Diﬀerence Vegetation Index (ndvi) and their interaction (precipitation × ndvi) on density of 10 grassland bird species during the winters of 2007–2011. Parameters of the linear predictor (β) are computed over standarized precipitation (mean = 224 mm, SD = 75 mm) and standarized ndvi (mean = 3603, SD = 1552). The term e β is the factor by which baseline annual density is increased or
decreased with an increase of one standard deviation of each variable.
Species

Parameter

β

SD (β )

95% CrI

Baird's Sparrow

precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi
precipitation
ndvi
precipitation × ndvi

0.49
0.71
−0.15
0.04
0.12
−0.11
0.20
−0.12
−0.38
−0.11
0.38
0.01
0.42
0.53
−0.18
−0.02
−0.02
0.01
−0.68
−0.29
0.07
−0.16
−0.29
−0.08
0.01
0.61
0.11
−0.06
0.12
0.15
0.37
0.35
−0.03

0.07
0.06
0.05
0.03
0.02
0.02
0.03
0.03
0.03
0.04
0.03
0.03
0.03
0.03
0.02
0.04
0.03
0.03
0.03
0.02
0.02
0.04
0.04
0.04
0.03
0.02
0.02
0.07
0.06
0.05
0.01
0.01
0.01

0.36
0.60
−0.25
0.00
0.08
−0.15
0.15
−0.18
−0.43
−0.18
0.33
−0.04
0.36
0.47
−0.23
−0.09
−0.08
−0.05
−0.74
−0.34
0.03
−0.25
−0.38
−0.16
−0.05
0.56
0.07
−0.21
0.00
0.04
0.34
0.32
−0.05

Brewer's Sparrow

Chestnut-collared Longspur

Eastern Meadowlark

Grasshopper Sparrow

Grasshopper Sparrow (random)

Horned Lark

Lark Bunting

Savannah Sparrow

Sprague's Pipit

Vesper Sparrow

45

eβ
0.62
0.83
−0.05
0.09
0.17
−0.06
0.26
−0.07
−0.33
−0.04
0.44
0.06
0.48
0.59
−0.13
0.06
0.05
0.07
−0.62
−0.24
0.11
−0.08
−0.20
0.00
0.07
0.66
0.15
0.07
0.25
0.25
0.39
0.37
−0.01

1.63
2.04
0.86
1.05
1.13
0.90
1.23
0.88
0.69
0.90
1.46
1.01
1.52
1.70
0.83
0.98
0.98
1.01
0.51
0.75
1.07
0.85
0.75
0.92
1.01
1.84
1.12
0.94
1.13
1.16
1.44
1.41
0.97
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Fig. 3. Eﬀect of summer precipitation (precipitation) and the Normalized Diﬀerence Vegetation Index (ndvi) on density of 10 grassland bird species during the winters
of 2007–2011. Level curves denote combination of NDVI and summer precipitation values that produce the same multiplicative eﬀect on bird density. Each blue dot
represents a bird transect in a given winter. Empty black circles represent birds transects where the species was detected; the size of these empty circles is proportional to the number of bird detections.
46
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Fig. 3. (continued)

(R2 = 0.20), likely associated to the additive eﬀects of observers’ variation in ocular estimation and sampling error in vegetation surveys.
Mean density across GPCAs and years (2007–2011) was 7.20
birds·km−2 (95%CrI(D) = 5.05–9.78 birds·km−2) for Baird's Sparrow,
93.80 birds·km−2 (95%CrI(D) = 82.35–106.34 birds·km−2) for
Brewer's Sparrow, 143.23 birds·km−2 (95%CrI(D) = 125.24–162.71
birds·km−2) for Chestnut-collared Longspur, 8.83 birds·km−2 (95%CrI
(D) = 7.55–10.31 birds·km−2) for Eastern Meadowlark, 31.63
birds·km−2 (95%CrI(D) = 27.05–36.81 birds·km−2) for Grasshopper.
Sparrow, 41.41 birds·km−2 (95%CrI(D) = 37.01–46.17 birds·km−2)
for Horned Lark, 72.07 birds·km−2 (95%CrI(D) = 58.56–87.72
birds·km−2) for Lark Bunting, 37.52 birds·km−2 (95%CrI
(D) = 33.27–42.22 birds·km−2) for Savannah Sparrow, 2.78
birds·km−2 (95%CrI(D) = 2.07–3.73 birds·km−2) for Sprague's Pipit,
114.89 birds·km−2 (95%CrI(D) = 107.43–122.88 birds·km−2) for
Vesper Sparrow, and 1.18 birds·km−2 (95%CrI(D) = 0.87–1.56
birds·km−2) for Western Meadowlark.
The response of bird density to annual and regional variation in
summer precipitation and vegetation growth (i.e. NDVI) diﬀered between species (Table 1 and Fig. 3). For all species but the Western
Meadowlark, the full model that included precipitation, NDVI and their
interaction was the best model or had a ΔDIC < 5 (table of ΔDIC

omitted) and we then use the full model for inferences. For the Western
Meadowlark, all models in the model set (including log(D) = YEAR)
had a ΔDIC < 5 and we did not claim eﬀects of NDVI or precipitation
on bird density. For all species, at least one eﬀect of the explanatory
variables diﬀered from zero (i.e., the 95%CrI for the regression coeﬃcient β did not included zero). Baird's Sparrow density had a strong
response to both variables although the eﬀect of precipitation on Baird's
Sparrow density was lower when vegetation was relatively denser. The
negative eﬀect of NDVI on Brewer's Sparrow and Chestnut-collared
Sparrow density was in general negligible for most of its joint range of
variation with precipitation, although both variables showed a negative
interaction on these species' density. Eastern Meadowlark showed a
positive response to vegetation volume but a slight negative response to
precipitation. Grasshopper Sparrow showed a strong positive response
to both variables; precipitation lessened the response of Grasshopper
Sparrow density to vegetative growth. Horned Lark density had a negative response to both summer precipitation and vegetation growth
with negligible interaction eﬀect between the two explanatory variables.
Lark Buntings favored grasslands with low vegetative growth and
this response was enhanced during years of relatively high summer
precipitation. Savannah Sparrows were more abundant in grasslands
47

Journal of Arid Environments 156 (2018) 41–49

A. Macías-Duarte et al.

1974).
Our results provide a valuable tool for the conservation of declining
migratory birds on their wintering grounds by identifying a wildlifehabitat relationship, a functional relationship between animal abundance and a habitat variable, using a remotely-sensed and readily
available index of vegetative growth. Wildlife-habitat relationships
allow the management of wildlife population parameters (such as
winter survival), and hence population trajectories, through the management of habitat components. When a remotely-sensed measure such
a NDVI (as opposed to measures taken directly on the ground) is a
proven indicator of animal abundance, rapid large-scale assessments of
habitat suitability are possible. Such assessments could be used to determine annual habitat capacity for grassland bird species and inform
conservation and management objectives at various spatial and temporal scales, from individual ranches to GPCAs to the entire
Chihuahuan Desert region, both within years and long-term. It is also
possible to project population trajectories under future scenarios of
increased aridity on the wintering grounds (Seager et al., 2007) and
delayed summer precipitation (Cook and Seager, 2013).
This study demonstrates the importance of healthy grassland vegetation in determining wintering grassland bird abundance and distribution throughout the Chihuahuan Desert (Macías-Duarte et al.,
2009; Macías-Duarte and Panjabi, 2013). In this regard, population
declines in the grassland bird guild (Sauer et al., 2017) may result from
decreasing quality in grassland cover caused by decades of inadequate
grazing management (Curtin et al., 2002) and, more currently, accelerated loss of grasslands (Macías-Duarte et al., 2009; Pool et al.,
2014). Nevertheless, if the ideal free distribution holds for the wintering grassland bird system, then it is possible that grassland birds may
be able to adapt better to the eﬀects of climate change provided that
suitable grasslands are maintained across the full geographic scope of
their wintering grounds.

with relatively high vegetative growth and their response to this variable was higher when precipitation was relatively high. Sprague's Pipit
response to both summer precipitation and NDVI was relatively weak
but with a noticeable positive response in both variables for high values
in both. Vesper Sparrows had a strong and clear positive and additive
response to both increased vegetation growth and summer precipitation. The response of Western Meadowlarks to vegetation growth and
precipitation diﬀered from that of its congeneric species the Eastern
Meadowlark. Our model selection procedure showed that the full model
of density (including the additive eﬀects of YEAR, NDVI and precipitation plus the interaction between the latter two) for Western
Meadowlarks had equal support as the reduced density model (only
factor YEAR), providing weak support to the eﬀect of vegetative cover
and precipitation.
4. Discussion
The mechanism for habitat selection in migratory land birds has
been hypothesized to be a hierarchical scale-dependent process (Hutto,
1985): at the broadest scale, birds are programmed to head along a
certain migratory route to a wintering ground, whereas at the local
scale, wintering habitat selection involves exploratory assessment and
habitat use primarily determined by ecological factors. This hierarchical decision-making process, in theory, may sometimes limit the
ability of birds to exploit the best winter habitats. In contrast, our results suggest that wintering grassland passerines follow the ideal free
distribution and are capable of selecting habitat across the entire Chihuahuan Desert based on vegetation condition and therefore can optimally exploit resources in the wintering grounds. However, aridity may
not imply limited resources. Abundance of granivorous birds in Monte
Desert, Argentina, are the highest when seed abundance is the lowest
(Marone, 1992).
The relationship between NDVI and winter bird density in the
Chihuahuan Desert inferred in this study is supported by habitat relationships at a local scale obtained in central Chihuahua by MacíasDuarte et al. (2009). The similarities in response to vegetation between
these two studies are conspicuous. For instance, species whose density
showed a strict positive response to NDVI (i.e., Baird's Sparrow, Savannah Sparrow, Vesper Sparrow, and Eastern and Western Meadowlark) also showed a positive response (presence) to grass cover and
grass height in central Chihuahua. In addition, Horned Lark, Sprague's
Pipit, Chestnut-collared Longspur, and Lark Bunting, which did not
show a strictly-positive response to NDVI in this study, showed either
no response or a negative response to grass cover or grass height (or
their interaction) at the local scale in central Chihuahua (Macías-Duarte
et al., 2009). This lack of response to NDVI is probably related to the
frequent occurrence of these species in open grasslands of low height
with a high proportion of bare ground. The lack of a strictly-positive
response in Brewer's Sparrows to NDVI may be related to the species'
frequent use of shrubbier vegetation with lower NDVI response to the
summer growing season (Moreno-de-las-Heras et al., 2015). In addition,
it is remarkable that we found associations between vegetation and bird
density in spite of the variation in plant species composition across the
Chihuahuan Desert grasslands.
Besides the correspondence of our results to smaller, local scales in
the Chihuahuan Desert, our results also correspond with grassland bird
species on their breeding grounds. In this regard, Gorzo et al. (2016)
found that the abundance of Baird's and Grasshopper sparrows during
the breeding season are also positively associated with precipitation
during the previous spring, which in turn is positively related to vegetative condition. In contrast, Vesper Sparrow's abundance was negatively related to spring precipitation and precipitation in the previous
summer and Horned Larks did not show any signiﬁcant response. These
results highlight the global importance of vegetation cover in grassland
habitat as a measure of habitat quality and support the idea that
grassland birds are habitat specialists (Igl and Ballard, 1999; Wiens,

Acknowledgments
Financial support was provided by the U.S. Fish and Wildlife Service
through the Neotropical Migratory Bird Conservation Act (NMBCA), the
USDA Forest Service International Programs, The National Fish and
Wildlife Foundation, The Nature Conservancy (TNC), the Commission
for Environmental Cooperation, the USDA Rio Grande Research Center
at Sul Ross State University, Texas Parks and Wildlife Department, the
Sonoran Joint Venture, and the Bureau of Land Management.
Implementation of this project was made possible by the Facultad de
Ciencias of the Universidad Autónoma de Nuevo León (UANL), which
assembled ﬁeld crews, conducted many of the surveys, and handled
logistics in Mexico. We thank the City of Fort Collins, Colorado Parks
and Wildlife, TNC, and Cuenca Los Ojos Foundation for providing
matching funds in support of 6 major NMBCA awards that supported
this project. We are grateful to TNC for the generous use of their ﬁeld
station at the Reserva Ecológica “El Uno” near Janos, Chihuahua for our
ﬁeld training and operations. We are also thankful for the support and
participation of partner organizations in implementing ﬁeld surveys,
including UANL, the Universidad Juárez del Estado de Durango,
Profauna, TNC, Pronatura, Biodiversidad y Desarrollo Armónico and
Naturalia, the latter of whom also provided logistical support in Sonora.
The authors are especially grateful to José Ignacio González Rojas for
his invaluable assistance in coordinating and implementing this eﬀort.
We thank Antonio Esquer, Nélida Barajas, Laura Paulson and the staﬀ at
the Reserva Ecológica El Uno for their generous hospitality and use of
their facilities which provided an ideal situation for ﬁeld training. We
also thank Eduardo López Saavedra and Daniel Toyos for their hospitality, assistance with navigation and contacting landowners, and use of
the Rancho Los Fresnos as a home base while working in Sonora. We
thank Bonnie Warnock for her assistance in securing funding for this
work in west Texas and with securing access to private lands in the
region. We thank Jennifer Blakesley and David Hanni for their help in
48

Journal of Arid Environments 156 (2018) 41–49

A. Macías-Duarte et al.

designing this project. We thank the many members of our ﬁeld crews.
We thank Maureen Correll for her review of an earlier draft of this
manuscript. Finally, we extend our gratitude to the many landowners in
Mexico and the U.S. who generously allowed access to their lands for
ﬁeld surveys and shared local knowledge that increased logistical eﬃciency.

Macías-Duarte, A., Montoya, A.B., Méndez-González, C.E., Rodríguez-Salazar, J.R., Hunt,
W.G., Krannitz, P.G., 2009. Factors inﬂuencing habitat use by migratory grassland
birds in the state of Chihuahua, Mexico. Auk 126, 896–905.
Macías-Duarte, A., Panjabi, A., 2013. Association of habitat characteristics with winter
survival of a declining grassland bird in Chihuahuan Desert grasslands of Mexico. Auk
130, 141–149.
Macias-Duarte, A., Panjabi, A.O., Pool, D., Youngberg, E., Levandoski, G., 2011.
Wintering Grassland Bird Density in Chihuahuan Desert Grassland Priority
Conservation Areas, 2007-2011. Rocky Mountain Bird Observatory, Brighton,
Colorado.
Manzano-Fischer, P., List, R., Ceballos, G., Cartron, J.L.E., 2006. Avian diversity in a
priority area for conservation in North America: the Janos-Casas Grandes Prairie Dog
Complex and adjacent habitats in northwestern Mexico. Biodivers. Conserv. 15,
3801–3825.
Marone, L., 1992. Seasonal and year-to-year ﬂuctuations of bird populations and guilds in
the Monte Desert, Argentina. J. Field Ornithol. 63, 294–308.
Maurer, E.P., Wood, A.W., Adam, J.C., Lettenmaier, D.P., Nijssen, B., 2002. A long-term
hydrologically based dataset of land surface ﬂuxes and states for the conterminous
United States. J. Clim. 15, 3237–3251.
Moreno-de-las-Heras, M., Díaz-Sierra, R., Turnbull, L., Wainwright, J., 2015. Assessing
vegetation structure and ANPP dynamics in a grassland–shrubland Chihuahuan
ecotone using NDVI–rainfall relationships. Biogeosciences 12, 2907–2925.
Nadeau, C.P., Conway, C.J., 2012. Field evaluation of distance-estimation error during
wetland-dependent bird surveys. Wildl. Res. 39, 311–320.
North American Bird Conservation Initiative, 2016. The State of North America’s Birds
2016. Environment and Climate Change Canada, Ottawa, Ontario 8 pages. www.
stateofthebirds.org.
Panjabi, A., Levandoski, G., Sparks, R., 2007. Wintering Bird Inventory and Monitoring in
Priority Conservation Areas in Chihuahuan Desert Grasslands in Mexico: 2007 Pilot
Results. Rocky Mountain Bird Observatory, Brighton, CO, pp. 72 Final technical report IMXPLAT-TNC-07-01.
Panjabi, A., Youngberg, E., Levandoski, G., 2010. Wintering Grassland Bird Density in
Chihuahuan Desert Grassland Priority Conservation Areas, 2007-2010. Rocky
Mountain Bird Observatory, Brighton, CO RMBO Technical Report I-MXPLAT-08-03.
Pettorelli, N., Vik, J.O., Mysterud, A., Gaillard, J.-M., Tucker, C.J., Stenseth, N.C., 2005.
Using the satellite-derived NDVI to assess ecological responses to environmental
change. Trends Ecol. Evol. 20, 503–510.
Pool, D., Panjabi, A.O., Macías-Duarte, A., Solhjem, D.M., 2014. Rapid expansion of
croplands in Chihuahua, Mexico threatens declining North American grassland bird
species. Biol. Conserv. 170, 274–281.
R Development Core Team, 2015. R: a Language and Environment for Statistical
Computing. R Foundation for Statistical Computing, Vienna, Austria.
Royle, J.A., Dorazio, R.M., 2008. Hierarchical Modeling and Inference in Ecology.
Analysis of Data from Populations, Metapopulations and Communities. Elsevier, San
Diego, California.
Sánchez-Muñoz, A.J., 2009. Invasive Lehmann Lovegrass (Eragrostis Lehmanniana) in
Chihuahua, Mexico: Consequences of Invasion. Oklahoma State University,
Stillwater, Oklahoma. U.S.A.
Sauer, J.R., Hines, J.E., Fallon, J.E., Pardieck, K.L., Ziolkowski Jr., D.J., Link, W.A., 2011.
The North American Breeding Bird Survey, Results and Analysis 1966-2010. Version
12.07.2011. USGS Patuxent Wildlife Research Center, Laurel, MD U.S.A.
Sauer, J.R., Hines, J.E., Fallon, J.E., Pardieck, K.L., Ziolkowski Jr., D.J., Link, W.A., 2017.
The North American Breeding Bird Survey, Results and Analysis 1966-2015. Version
2.07.2017. USGS Patuxent Wildlife Research Center, Laurel, MD U.S.A.
Seager, R., Ting, M.F., Held, I., Kushnir, Y., Lu, J., Vecchi, G., Huang, H.P., Harnik, N.,
Leetmaa, A., Lau, N.C., Li, C.H., Velez, J., Naik, N., 2007. Model projections of an
imminent transition to a more arid climate in southwestern North America. Science
316, 1181–1184.
Spiegelhalter, D., Thomas, A., Best, N., Gilks, W., 1996. BUGS 0.5: Bayesian Inference
Using Gibbs Sampling–manual (Version Ii). Medical Research Council Biostatistics
Unit, Cambridge, U.K.
Spiegelhalter, D.J., Best, N.G., Carlin, B.R., van der Linde, A., 2002. Bayesian measures of
model complexity and ﬁt. J. Roy. Stat. Soc. B 64, 583–616.
Sturtz, S., Ligges, U., Gelman, A., 2005. R2WinBUGS: a package for running WinBUGS
from R. J. Stat. Software 12, 1–16.
Van Auken, O.W., 2000. Shrub invasions of North American semiarid grasslands. Annu.
Rev. Ecol. Systemat. 31, 197–215.
Walker, J.S., Shochat, E., 2010. Scalar eﬀects of vegetation on bird communities in an
urbanizing desert ecosystem. Urban Ecosyst. 13.
White, R., Murray, S., Rohweder, M., 2000. Pilot Analysis of Global Ecosystems:
Grassland Ecosystems Technical Report. World Resources Institute, Washington, DC.
Wiens, J.A., 1974. Climatic instability and ecological Saturation of bird communities in
North-American Grasslands. Condor 76, 385–400.
Wood, A.W., Maurer, E.P., Kumar, A., Lettenmaier, D.P., 2002. Long-range experimental
hydrologic forecasting for the eastern United States. J. Geophys. Res. Atmos. 107.

References
Andersson, M., 1980. Nomadism and site tenacity as alternative reproductive tactics in
birds. J. Anim. Ecol. 175–184.
Buckland, S.T., Anderson, D.R., Burnham, K.P., Laake, J.L., Borchers, D.L., Thomas, L.,
2001. Introduction to Distance Sampling: Estimating Abundance of Biological
Populations. Oxford University Press.
Burnham, K.P., Anderson, D.R., 2002. Model Selection and Multimodel Inference: a
Practical Information-theoretic Approach, 2 ed. Springer-Verlang, New York.
Calvert, A.M., Walde, S.J., Taylor, P.D., 2009. Non-breeding drivers of population dynamics in seasonal migrants: conservation parallels across taxa. Avian Conservation
and Ecology-Écologie et conservation des oiseaux 4, 5 ([online]).
CEC, TNC, 2005. North American Central grasslands priority conservation areas: technical report and documentation. In: Karl, J.W., Hoth, J. (Eds.), Commission for
Environmental Cooperation and the Nature Conservancy. Montreal, Quebec.
Cook, B.I., Seager, R., 2013. The response of the North American Monsoon to increased
greenhouse gas forcing. J. Geophys. Res.: Atmosphere 118, 1690–1699.
Curtin, C.G., Sayre, N.F., Lane, B.D., 2002. Transformations of the Chihuahuan
Borderlands: grazing, fragmentation, and biodiversity conservation in desert grasslands. Environ. Sci. Pol. 5, 55–68.
Desmond, M.J., Young, K.E., Thompson, B.C., Valdez, R., Lafón-Terrazas, A., 2005.
Habitat associations and conservation of grassland birds in the Chihuahuan Desert
Region: two cases studies in Chihuahua. In: Cartron, J.-L.E., Ceballos, G., Felger, R.S.
(Eds.), Biodiversity, Ecosystems, and Conservation in Northern Mexico. Oxford
University Press, New York, pp. 439–451.
Dunning, J.B., Brown, J.H., 1982. Summer rainfall and winter sparrow densities - a test of
the food limitation hypothesis. Auk 99, 123–129.
Fretwell, S.D., 1972. Populations in a Seasonal Environment. Princeton University Press,
Princeton, New Jersey.
Fuller, R.A., Tratalos, J., Gaston, K.J., 2009. How many birds are there in a city of a half a
million people? Divers. Distrib. 15, 328–337.
Gelman, A., Carlin, J.B., Stern, H.S., Rubin, D.B., 2004. Bayesian Data Analysis, second
ed. CRC/Chapman & Hall, Boca Raton, Florida.
Gordon, C.E., 2000. Movement patterns of wintering grassland sparrows in Arizona. Auk
117, 748–759.
Gorzo, J.M., Pidgeon, A.M., Thogmartin, W.E., Allstadt, A.J., Radeloﬀ, V.C., Heglund,
P.J., Vavrus, S.J., 2016. Using the North American Breeding Bird Survey to assess
broad-scale response of the continent's most imperiled avian community, grassland
birds, to weather variability. The Condor: Ornithological Applications 118, 502–512.
Huete, A., Didan, K., Miura, T., Rodriguez, E.P., Gao, X., Ferreira, L.G., 2002. Overview of
the radiometric and biophysical performance of the MODIS vegetation indices. Rem.
Sens. Environ. 83, 195–213.
Huete, A., Justice, C., van Leeuwen, W., 1999. MODIS Vegetation Index (MOD 13):
Algorithm Theoretical Basis Document. https://modis.gsfc.nasa.gov/data/atbd/
atbd_mod13.pdf Retrieved on 21 May 2017.
Hutto, R.L., 1985. Habitat selection by nonbreeding, migratory land birds. In: Cody, M.L.
(Ed.), Habitat Selection in Birds. Academic Press, Orlando, Florida, pp. 445–476.
Igl, L.D., Ballard, B.M., 1999. Habitat associations of migrating and overwintering
grassland birds in southern Texas. Condor 101, 771–782.
INEGI, 2003. Carta de uso actual del suelo y vegetación Serie III. México.
Khumalo, G., Holechek, J., 2005. Relationships between Chihuahuan Desert perennial
grass production and precipitation. Rangel. Ecol. Manag. 58, 239–246.
Kristensen, M.W., Tøttrup, A.P., Thorup, K., 2013. Migration of the common redstart
(Phoenicurus phoenicurus): a Eurasian Songbird wintering in highly seasonal conditions in the West African Sahel. Auk 130, 258–264.
Kutner, M.H., Nachtsheim, C.J., Neter, J., Li, W., 2005. Applied Linear Statistical Models,
5th. ed. McGraw-Hill/Irvind.
Levandoski, G., Panjabi, A., Sparks, R., 2009. Wintering Bird Inventory and Monitoring in
Priority Conservation Areas in Chihuahuan Desert Grasslands in Mexico: 2008
Results. Rocky Mountain Bird Observatory, Brighton, CO, pp. 88 Final technical report I-MXPLAT-08.
Loss, S.R., Ruiz, M.O., Brawn, J.D., 2009. Relationships between avian diversity, neighborhood age, income, and environmental characteristics of an urban landscape. Biol.
Conserv. 142, 2578–2585.
Lunn, D.J., Thomas, A., Best, N., Spiegelhalter, D., 2000. WinBUGS - a Bayesian modelling
framework: concepts, structure, and extensibility. Stat. Comput. 10, 325–337.

49

